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Anything that can go wrong

will go wrong.

Murphy’s Law
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Any system that can be gamed

will be gamed.
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We want to design ML algorithms that are (1) robust against strategic behavior

and (2) incentivize agent behavior that is aligned with the system’s goals.
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Strategic Linear Contextual Bandits

joint work with Aadirupa Saha, Christos Dimitrakakis, Haifeng Xu

NeurlPS 2024
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Linear Contextual Bandits

E3YouTube
A Home
B shons
&) subscrptions
® vu
o
Sign i to ke videos,

comment and subscribe.

@ sanin

Explore

@ Trendng

A e

S MovessTv

©  tne
Gaming
News

Sport

He,]

Dribting

Signin

Highlight films EASPORTSFC"25  NetSports  FortniteCreative  EnduranceRacing  Legos  Gadgets  Sportscars  Basketball  Strategy video games >

HIGHLIGHTS

@4-0 .3 = 8 i A Z

wm— @0 _/

1 Takeover Man Utd for 10 UNCLE ERLING & LAMINE

Q Man Utd get first PL win under H
Seasons._Ruben Amorim Edition YAMAL®

i {I") Mbappe Misses Penalty In
Amorim & | Man United 4-0_. @

Referee Thriller & | Liverpool 2-0 Real...

[Lichuchrs |
¢ 11

v BT

a Cold Palmer strikes again at Sensational Last Minute
" Stamford Bridge 4 |Chelsea 3... Moments
Sky Sports Premiar League 0 Minutes ©
hours age

" How many matches can | visit in H a Liverpool go NINE points clearat m Captain Cairney sent OFF after
1day? + thetop & | Liverpool 2-0 Man... " firing Fulham level ® |-

Sky Sports Premier Loagu

2 monthe oy 28K views + 1 hour age

WEB MAGES VIDEOS MAPS NEWS MORE

TOP STORIES  US. WORLD LOCAL  ENTERTAINMENT

Today's Headlines

Economy improving as
consumer spending
increases, accordin...

Trending Topics

Under God inMass.  Rosh Hashanah

HS coaches brawl

SCUTECH  BUSINESS  POLITICS  SPORTS

Pecgie Magazine

The Boston Gicbe

Red ine’ o0 Syria

o

Kate Bosworth Gets Two Wed

HEALTH

9
Rings (Can You Hear Us Sighing F...

de la Renta g
Boow

-
a~
Not

—

US, world's credibility at stake in Syria
response, Obama says

Dont ip Detrot

s

{

Samsung reveals
smartwatch, new Galaxy

Man Who Held Ohio
Women Captive Is Found
Dead

Brian Urlacher: Bears
faked injuries 10 slow
offenses

God, But Mostly Science,
Helps Cure Colorado
Teen of Cancer

w
Aa

Sot s Homepage

Englewood slated to get
2 Whole Foods

Jawbone Mini Jambox
delivers tiny tunes for
$179, available for pr..

For Sale: Positive
Pregnancy Tests

Ted Cruz: Obama
shouldn't use U.S.
military as ‘Al-Qaeda’

Samsung smarwatch  Boltto



Linear Contextual Bandits

"
8
o]
®
)

sign
comment and subscribe.

E3YouTube

Home
Shorts

Subscrptions

ke videos

@ sanin

Explore

@ Tendng

A e

B MovessTv

©  tne
Gaming
News

Sport

He,]

EASPORTSFC"25  Net Sports

@ sgnin

Highlight films ~ Dribbling ForniteCreative  EnduranceRacing  Legos  Gadgets  Sportscars  Basketball  Strategy video games >

HIGHLIGHTS

& . S, ; -
.0.4_0 ] , o~ Y ,A\ ‘ “

sy G g \ S0 /
Q Man Utd get first PL win under  : | Takeover Man Utd for 10 H UNCLE ERLING & LAMINE : 1 Became A Premier League H '@ Mbappe Misses Penalty In
Amorim & | Man United 4-0_. S Thriller & | Liverpool 2-0 Real...

Seasons._Ruben Amorim Edition YAMAL @ B Referee

| HiGHUGHTS |

¢ 11

ey IR

sy EEEE

Cold Palmer strikes again at Sensational Last Minute a Liverpool go NINE points clearat m Captain Cairney sent OFF after
¢ Stamford Bridge 4 |Chelsea 3... Moments + thetop & | Liverpool 2-0 Man... " firing Fulham level ® |-

5 Promiar Loague 0 Minutes © ky Sports Pr saqu Sky Sparts Premier League

bours ag

WEB MAGES VIDEOS MAPS NEWS MORE

TOP STORIES  US. WORLD LOCAL  ENTERTAINMENT

Today's Headlines

Economy improving as
consumer spending
increases, accordin...

Beige Book

Trending Topics

Under God i Mass

HS coaches brawl

T rounds, K arms (-)

o

SCUTECH BUSINESS POLITICS  SPORTS  HEALTH

Kate Bosworth Gets Two Wedding
Rings (Can You Hear Us Sighing F...

Kate Boswoh

US, world's credibility at stake in Syria
response, Obama says

The Boston Gicbe

Dont ip Detrot

Red ine’ o0 Syria

EIg Somsung reveals
SR smartwatch, new Galaxy
Note

Man Who Held Ohio
| Vomen Coptive s Found
{ Dead

Brian Urlacher: Bears

&N foked injuries t0 slow
B5ad offenses

» God, But Mostly Science,
Helps Cure Colorado
Teen of Cancer

X school stabbing

Set 33 Homepage

Englewood slated to get
2 Whole Foods

For Sale: Positive
Pregnancy Tests

Ted Cruz: Obama
shouldn't use U.S.
military as ‘Al-Qaeda’

"i’
Jawbone Mini Jambox
delivers tiny tunes for
$179, available for pr..

Samsung smarwatch  Boltto



Linear Contextual Bandits + T rounds, K arms ([§E)

Fort=1,...,T:

1

Elekl

comment and subscribe. Amorim # | Man United 4-0... Seasons._Ruben Amorim Edition YAMAL @ Referee

yussiF Pregnancy Tests

o e RO i infen o sow
s

offenses

response, Obama says

WES IMAGES VIDEOS MAPS NEWS MORE
il
E3Voulube ' ® sgnin g L
TOPSTORIES  US. WORLD LOCAL ENTERTANMENT SCUTECH BUSINESS POLIICS SPORTS HEALTH
7S = “ G Wbt Db EAONSRC2S  Witpots G  Eodcetacrs Lo Gupes  Gucws il Sruegbeogmes 5
B sk Today's Headlines
Set as Homepage
O subscriptions o 3 i 3
; E i : Kat Bosworth Gets Two Wed o ' Englewood sited
e - 3 te Bosworth Gets Two 9 IR Semsung reveals nglewood slated 10 get
® .0_4_0 | E’ = 2 \ conomy improving as Rings (Can You Hear Us Sighing F... PSR, smartwatch, new Galaxy g2t 2 Whole Foods
You | F : ot Note b=
s s : & ,A\ Y 80 / consumer spending : :
o B, \ s i i Man Who Held Ohio Jawbone Mini Jambox
s increases, accordin... Woman Capins s Found - P
Kate Bosworth f Dead $179, available for pr..
sign ke videos, Q Man Utd get first PL win under  : | Takeover Man Utd for 10 H UNCLE ERLING & LAMINE : s 1 Became A Premier League H l‘b‘ Mbappe Misses Penalty In
. S Thriller @ | Liverpool 2-0 Real... .
US, world's credibility at stake in Syria Brian Urlacher: Bears For Sale: Positive

@ signin i M views 1 month g oo
»n God, But Mostly Science, Ted Cruz: Obsma
2 3 3
xplore i i Helps Cure Colorado shouldn't use U.S.
B0k The Bslon O Teen of Cancer military as ‘Al-Qaeda’
@ Tenimg i -
Music Ry i
fa 7 ” ¥ 1-1 J Trending Topics
N MoviessTv s = A s B o I -
@ we : >
Gaming Cold Palmer strikes again at H Sensational Last Minute H a Liverpool go NINE points clearat m Captain Cairney sent OFF after P h
¢ Stamford Bridge 4 |Chelsea3.. Moments ¢ the | Liverpool 2-0 Man... > ing Fulham level @ |.. ‘Under God in Mass. HS coaches brawt Red ine’ o0 Syria Dot rip Detroit TX school stabbing Samsung smartwaich  BoRtio
News i

5 Promiar Loague 0 Minutes © ky Sports Pr saqu Sky Sparts Premier League

hours ag

Sport



Linear Contextual Bandits

Fort=1,...,T:

1) Algorithm observes arm-specific contexts x; ; =

1

ey

Subscrptions o
HIGHLIGHTS

: 5
@4-0 D . : »

"
8
o]
®
)

Sign in 1 fike videos,

a Man Utd get first PL win under
comment and subscribe. +7 Amorim # | Man United 4-0_.

1 Takeover Man Utd for 10 H UNCLE ERLING & LAMINE
Seasons._Ruben Amorim Edition YAMAL @
e 260 a4

1 Became A Premier League

@ signin

day age M views - 1 month a M

e ‘ : &0 /

3 YouTube 4 . @ sgnin
= ~ Gig WoNowdme Db EAONSK|2S etk FoeCesive  fdicelaces  Lews  Gees  focees  bkobnl Srmyogme
Shorts

lml Mbappe Misses Penalty In
Referee & Thriller & | Liverpool 2-0 Real...
° yussiFooty @ NT Sports @

Explore
g o !
Music n i

4 2 J03-08"

N MoviessTv e : s EEIE

@) Lve %

@  Gaming “ How many matches can I visitin 9 Cold Palmer strikes again at H Sensational Last Minute H a Liverpool go NINE points clearat m Captain Cairney sent OFF after
1 day? " Stamford Bridge + | Chelsea3... Moments. + thetop * | Liverpool 2-0 Man... " firing Fulham level ®

B News hogden @ x ) Minites © Ky Sports Premier Loagy Sky Sports Proor Loague

manths a 29K views + 1 hour ag: K view

TOPSTORIES  US. WORLD LOCAL  ENT

Today's Headlines

Economy improving as

consumer spending
increases, accordin

Trending Topics

Under God i Mass

Rosh Hashanah

T rounds, K arms (-)

* d
s Xpg = €

o

ERTAINMENT ~SCUTECH BUSINESS POLITICS  SPORTS  HEALTH

Kate Bosworth Gets Two Wedding IR Somsung reveals

Englewood slated 1o get
Rings (Con You Hear Us Sighing ... SR smartwatch, new Galaxy
- Note

2 Whole Foods

I Man Who Held Ohio Jawbone Mini Jambox
QRE] Viomen Coptive s Found delivers tiny tunes for
Kate Boswoh 4 Dead $179, available for pr..

For Sale: Positive
Pregnancy Tests

US, world's credibility at stake in Syria
response, Obama says
T 2

Brian Urlacher: Bears
faked

are o » God, But Mostly Science, Ted Cruz: Obama
Helps Cure Colorado shouldn't use U.S.
military as 'Al-Qaeda’.

Teen of Cancer

HS coaches brawl Red ine’ o0 Syria Dont ip Detrot X school stabbing Samsung smarwatch  Boltto




Linear Contextual Bandits

Fort=1,...,T:

1) Algorithm observes arm-specific contexts x; ; =

2) Algorithm plays arm i; =

1]

O® 0w

E3YouTube
Home

Shorts
Subscriptions

You

History

Sign in 1 fike videos,

comment and subscribe.

%) signin
Explore

@ Tendng
A music

M Moviess TV
) Lve

@  Gamng

B News

Q  spon

Q 4 P @ snin

ey

“ Gmbn e O ABORSRC2 Nt Foaoniv  Gbrehem Lo o Gueors Dol Srmviomme

HIGHUGHTS

@4-0

sy BT

Q Man Utd get first PL win under | Takeover Man Utd for 10 H UNCLE ERLING & LAMINE | Became A Premier League lml Mbappe Misses Penalty In
+7 Amorim # | Man United 4-0_. Seasons._Ruben Amorim Edition YAMAL® Referee & Thriller & | Liverpool 2-0 Real...
que 26 @ M200ns @ yussiF NT Sports @

o I e
2-00 N

sy EEEE

Sensational Last Minute H a Liverpool go NINE points clearat a Captain Cairney sent OFF after
Moments © thetop | Liverpool 2-0 Man... 7 firing Fulham level
PERE AR 4y Sports

;‘ How many matches can I visitin 9 Cold Palmer strikes again at
1day? " Stamford Bridge 4 |Chelsea 3...
hogden @

T rounds, K arms (-)

) nan X;K — S Rd

€ [K] and receives reward 7" (i) =

bing ¥l

TOPSTORIES  US. WORLD LOCAL ENTERTANMENT SCUTECH BUSINESS POLIT SPORTS  HEALTH

Today's Headlines

Set 33 Homepage

i i Kate Bosworth Gets Two Wedding I Somsung reveals Englewood slated to get
Economy improving as ¥ Rings (Can You Hoar Us Sighing F... smartwatch, new Galaxy szt o Whole Foods
: f . Note =]
consumer spending
increases, accordin... [ R on Who Held Otio Jowbone Min Jambox
] Vicmen Copive s Found delivers tiny tunes for
' Peapie Magazine Kato Boaworth P oead $179, available for pr.
US, world's credibiliy at stake in Syria il ivenionts ;";:ﬂ"“‘ ;";5"""
ez : faked injuries to slow regnancy Tests
owns seye A ottenses S
God, But Mostly Science, Tod Cruz: Obama
Holps Cure Colorado shouldn' use U.S.
— Teen of Cancer B nitiary os ‘AL Qacd’.

Trending Topics

SEE S T Y e .

Under God inMass.  Rosh Hashanah HS coaches brawl Red ine’ o0 Syria Dont ip Detrot X school stabbing Beyont Samsung smarwatch  Boltto



Linear Contextual Bandits .

Fort=1,...,T:

1) Algorithm observes arm-specific contexts x; ; = -, vy Xeg = - e R4

2) Algorithm plays arm i; = € [K] and receives reward 77 (i;) =

ey

WEB MAGES VIDEOS MAPS NEWS MOR

bing ¥l

= E3YouTube t Q 4 P @ s
TOPSTORIES U.S. WORLD LOCAL ENTERTAINMENT SCUTECH BUSINESS POLTICS SPORTS HEALTH
7S = “ G Wbt Db EARONSFC 25  Wtpots  FraCmtie  Erbmcetacs Lo Gupes  uwcws Dbl Srueyideogmnes >
B sk Today's Headlines
Set as Homepage
) suscriotions » -
¢ &
) 2 4 Economy improving as Kate Bosworth Gets Two Wedding IR Semsung reveals Englewood slated to get
® ,0_4_0 b4 » y 3 3 ' y p g " Rings (Can You Hear Us Sighing F... PRy smortwatch, new Galaxy gat & Whole Foods
You 8 : { Note =
v consumer spending
D History . .
increases, accordin... ) I, on Who Held Oio Jawbone Wi Jambox
P ] Vomen Captive s Found delivers tiny tunes for
T Peogle Magazine Kate Bosworh / Dead $179, available for pr
Sign in 10 ke videos, Q Man Utd get first PL win under  : | Takeover Man Utd for 10 H UNCLE ERLING & LAMINE : 1 Became A Premier League H lml Mbappe Misses Penalty In
comment and subscribe. +7 Amorim # | Man United 4-0_. Seasons._Ruben Amorim Edition YAMAL® B Referee " Thriller | Liverpool 2-0 Real... S Brian Urlacher: Bears For Sale: Positive
‘ by pors remier L 250 e o NTSpors @ Us ok crodity ssiborn syie BRI s ko B ot
@ signin oK ews +3 hour 42K v e ) ; Y st o~ ey 44 ofienses i
God, But Mostly Science, Ted Cruz: Obama
E
xplore . Helps Cure Colorado shouldn't use U.S.
e Beige Book Teen of Cancer B milicary as ‘Al Qaeda..

@ oot ==L o : S B : eemem W0
PR ¢ 2-00 N Troeing Tpis

Movies 8TV e e sy EREEED 1 -
= ; ) e : : s ! - TR * —— sy b |
© ne - BT - ! &8 ‘G £ % . AN >
@ Gamng B\ How many matches can Ivisitin ;N Cold Palmer strkes again at H Sensational Last Minute : (@A Uverpool go NINE points clearat ;@GR Captain Calrmey sent OFF after ?, g T il ‘e o~ 4 L

1day? ¢ Stamford Bridge 4 |Chelsea3.. Moments ¢ thetop Liverpool 2-0 Man... ¢ firing Fulham level
B News " . Ay Rl

on @ ? °
Q@ son ’

Under God inMass.  Rosh Hashanah HS coaches brawl Red ine’ o0 Syria Dont ip Detrot X school stabbing Beyont Samsung smarwatch  Boltto




Linear Contextual Bandits

Fort=1,...,T:

1) Algorithm observes arm-specific contexts x; ; = -, vy Xeg = - e R4

2) Algorithm plays arm i; = . € [K] and receives reward 77 (i;) =

1]

E3YouTube

Home
Shorts

Subscrptions

You

O® 0w

History

Sign in 1 fike videos,
comment and subscribe.

Explore

@ Tendig
A e
S MovessTv
) v

©  Gamng
B News

Q@ spon

Q 4 P @ snin

ey

“ Gmbn e O ABORSRC2 Nt Foaoniv  Gbrehem Lo o Gueors Dol Srmviomme

HIGHUGHTS

@4-0

sy BT

Q Man Utd get first PL win under | Takeover Man Utd for 10 H UNCLE ERLING & LAMINE | Became A Premier League lml Mbappe Misses Penalty In
+7 Amorim # | Man United 4-0_. Seasons._Ruben Amorim Edition YAMAL® Referee & Thriller & | Liverpool 2-0 Real...
que 26 @ M200ns @ yussiF NT Sports @

o I e
2-00 N

sy EEEE

Sensational Last Minute H a Liverpool go NINE points clearat a Captain Cairney sent OFF after
Moments © thetop | Liverpool 2-0 Man... 7 firing Fulham level
PERE AR 4y Sports

;‘ How many matches can I visitin 9 Cold Palmer strikes again at
1day? " Stamford Bridge 4 |Chelsea 3...
hogden @

* T rounds, K arms

bing ¥l

TOPSTORIES  US. WORLD LOCAL ENTERTANMENT SCUTECH BUSINESS POLIT SPORTS  HEALTH

Today's Headlines

Set 33 Homepage

i i Kate Bosworth Gets Two Wedding I Somsung reveals Englewood slated to get
Economy improving as ¥ Rings (Can You Hoar Us Sighing F... smartwatch, new Galaxy szt o Whole Foods
: f . Note =]
consumer spending -
increases, accordin... [ R on Who Held Otio Jowbone Min Jambox
] Vicmen Copive s Found delivers tiny tunes for
' Peapie Magazine Kato Boaworth P oead $179, available for pr.
US, world's credibiliy at stake in Syria il ivenionts ;";:ﬂ"“‘ ;";5"""
ez : faked injuries to slow regnancy Tests
owns seye A ottenses S
God, But Mostly Science, Tod Cruz: Obama
Holps Cure Colorado shouldn' use U.S.
— Teen of Cancer B nitiary os ‘AL Qacd’.

Trending Topics

SEE S T Y e .

Under God inMass.  Rosh Hashanah HS coaches brawl Red ine’ o0 Syria Dont ip Detrot X school stabbing Beyont Samsung smarwatch  Boltto



Linear Contextual Bandits

Fort=1,...,T:

1) Algorithm observes arm-specific contexts x; ; = -, vy Xeg = - e R4

2) Algorithm plays arm i; = . €

1]

O® 0w

E3YouTube
Home

Shorts
Subscriptions

You

History

Sign in 1 fike videos,
comment and subscribe.

) signin
Explore

@ Tendng
A e
S MovessTv
) v

©  Gamng
B News
Q@ spon

He,]

“ Gmbn e O ABORSRC2 Nt Foaoniv  Gbrehem Lo o Gueors Dol Srmviomme

Q 4 i @ senin

@4-0

sy BT

| Became A Premier League lml Mbappe Misses Penalty In

R Man Utd get first PL win under 1 Takeover Man Utd for 10 H UNCLE ERLING & LAMINE
+ Amorim © | Man United 4-0_. Seasons._Ruben Amorim Edition YAMAL @

ague 260

Referee & Thriller @ | Liverpool 2-0 Real...
F INT Sports @

;‘ How many matches can I visitin 9 Cold Palmer strikes again at H Sensational Last Minute H a Liverpool go NINE points clearat a Captain Cairney sent OFF after
1day? ¢ Stamford Bridge 4 |Chelsea 3... Moments + thetop & | Liverpool 2-0 Man... © firing Fulham level @ |
hogden @ ky Sports Premser League ) Minutes @ iy Sports Premier Loagu ky Sports Promiar Loague
@ e ws + 1 hour ag K vie urs 1

5K views + 6 days K views « 3 hours ag

bing ¥l

TOPSTORIES  US. WORLD LOCAL ENTERTANMENT SCUTECH BUSINESS POLIT SPORTS  HEALTH

Today's Headlines

Kate Bosworth Gets Two Wedding
Rings (Can You Hear Us Sighing F...

Economy improving as
consumer spending
increases, accordin.

Pecgple Magazine Kate Boswoh

US, world's credibility at stake in Syria
response, Obama says

cnec Beige Book The Boston Gicbe

Red ine’ o0 Syria Dont ip Detrot

IR Semsung reveals
B o martwaich, new Galaxy
Note
[, Men Who Held Ohio
PP Women Captive Is Found
PR besi
Brian Urlacher: Bears
: faked injuries to slow
BR44 offenses

Helps Cure Colorado
Teen of Cancer

n i God, But Mostly Science,

N

a

Set 33 Homepage

Englewood slated to get
2 Whole Foods

Jawbone Mini Jambox
delivers tiny tunes for
$179, available for pr.

For Sale: Positive
Pregnancy Tests

Ted Cruz: Obama
shouldn't use U.S.
military as Al-Qaeda’.

N

K] and receives reward 1 (i;) = (0", x; ;) + 1 *



Linear Contextual Bandits

Fort=1,...,T:

1) Algorithm observes arm-specific contexts x; ; = -, vy Xeg = - e R4

2) Algorithm plays arm i, = . € [K] and receives reward 17" (i;) = (0%, x¢;,) + 1¢

1]

O® 0w

E3YouTube
Home

Shorts
Subscriptions

You

History

Sign in 1 fike videos,
comment and subscribe.

) signin
Explore

@ Tendng
A e
S MovessTv
) v

©  Gamng
B News
Q@ spon

He,]

“ Gmbn e O ABORSRC2 Nt Foaoniv  Gbrehem Lo o Gueors Dol Srmviomme

Q 4 i @ senin

@4-0

sy BT

| Became A Premier League lml Mbappe Misses Penalty In

R Man Utd get first PL win under 1 Takeover Man Utd for 10 H UNCLE ERLING & LAMINE
+ Amorim © | Man United 4-0_. Seasons._Ruben Amorim Edition YAMAL @

ague 260

Referee & Thriller @ | Liverpool 2-0 Real...
F INT Sports @

;‘ How many matches can I visitin 9 Cold Palmer strikes again at H Sensational Last Minute H a Liverpool go NINE points clearat a Captain Cairney sent OFF after
1day? ¢ Stamford Bridge 4 |Chelsea 3... Moments + thetop & | Liverpool 2-0 Man... © firing Fulham level @ |
hogden @ ky Sports Premser League ) Minutes @ iy Sports Premier Loagu ky Sports Promiar Loague
@ e ws + 1 hour ag K vie urs 1

5K views + 6 days K views « 3 hours ag

bing ¥l

TOPSTORIES  US. WORLD LOCAL ENTERTANMENT SCUTECH BUSINESS POLIT SPORTS  HEALTH

Today's Headlines

Kate Bosworth Gets Two Wedding
Rings (Can You Hear Us Sighing F...

Economy improving as
consumer spending
increases, accordin.

Pecgple Magazine Kate Boswoh

US, world's credibility at stake in Syria
response, Obama says

cnec Beige Book The Boston Gicbe

Red ine’ o0 Syria Dont ip Detrot

unknown

oo omesade
= Samsung reveals Englewood slated to get
SR smartwatch, new Galaxy gt 2 Whole Foods

P Man Who Held Ohio Jawbone ini Jambox
) Vomen Capive s Found delivers tiny tunes for
Jaid oeod $179, available for pr.
Brian Urlacher: Bears For Sale: Positive
- faked injuries to slow Prognancy Tests
BRad offenses "

» God, But Mostly Science, Ted Cruz: Obama
Helps Cure Colorado shouldn't use U.S.
Teen of Cancer Pl military as ‘Al-Qaeda’.

N\
/

1,



Linear Contextual Bandits [- T rounds, K arms (-)]

Fort=1,..,T:

1) Algorithm observes arm-specific contexts x; ; = -, vy Xeg = - e R4
N

2) Algorithm plays arm i, = . € [K] and receives reward 17" (i;) = (0%, x¢;,) + 1¢ 7‘
|

unknown



Linear Contextual Bandits [- T rounds, K arms (-)]

Fort=1,..,T:

1) Algorithm observes arm-specific contexts x; ; = -, vy Xeg = - e R4
N

2) Algorithm plays arm i, = . € [K] and receives reward 17" (i;) = (0%, x¢;,) + 1¢ 7‘
|

unknown

Algorithm maximizes cumulative reward
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Strategic Linear Contextual Bandits Arms respond in Equilibrium:
arm strategies € NE(Algorithm)
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Strategic Linear Contextual Bandits [ Arms respond in Equilibrium: }

Fort=1,...,
1) Every arm i €

2) Everyarm i €

7~
T- v repeated interaction K J
K]

K]

privately observes its context x,ff’i =

e R
unbounded manipulation 3

reports a gamed context x; ; = € R? to the Algorithm

3) Algorithm plays arm i, = .E [K] and receives reward 17 (i¢) = (07, x¢;,) + 1;

Algorithm minimizes expected regret
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Fort=1,...,
1) Every arm i €

2) Everyarm i €

7~
T- v repeated interaction K J
K]

K]

arm strategies € NE(Algorithm)

privately observes its context x;; = € R4

unbounded manipulation 3
reports a gamed context x; ; = € R? to the Algorithm

3) Algorithm plays arm i, = .E [K] and receives reward 17 (i¢) = (07, x¢;,) + 1;
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multiple competing agents .{},i“‘a{‘i unknown environment | 4 -
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Strategic Linear Contextual Bandits

Fort=1,...,
1) Everyarm i €

2) Everyarm i €

7~
T- v repeated interaction K J
K]

K]

Arms respond in Equilibrium:

arm strategies € NE(Algorithm)

privately observes its context x;; = € R4

unbounded manipulation 3
reports a gamed context x; ; = € R? to the Algorithm

3) Algorithm plays arm i, = .E [K] and receives reward 17 (i¢) = (07, x¢;,) + 1;

multiple competing agents ﬁ.{gf ﬁ

Algorithm minimizes expected regret

R =E Zmax(e* xe i) — (0%, x¢ ;) ﬁ; I ;10} = 1)
y - J

/

far-sighted agents

known environment | 4

Every Arm [ maximizes its #selections
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Strategic Linear Contextual Bandits Arms respond in Equilibrium:
arm strategies € NE(Algorithm)

Fort=1,..,T:

1) Every arm i € [K] privately observes true avg reward ;; = £ 3 € R

2) Every arm i € [K] reports a gamed value 1, ; = @ € R to the Algorithm

3) Algorithm plays arm i, = .E [K] and receives reward 17 (i¢) = He;, + 1

known environment | 4 -

* Let’s swap features x € R? for the implied avg reward u := (6*,x) € R

* We're happy when the arms “cooperate” and the reports pi, ; € match the truth p; ; €

How can we incentivize the arms to “cooperate” with us 0 9
while minimizing regret? =
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Grim Trigger Strategy

How can we incentivize the arms to “cooperate” with us?
From Iterated Social Dilemmas: “If you defect once, | will defect permanently.

V4
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eliminate arm i forever.

But we don‘t observe p;; |

Repeatedly:

1) each arm privately observes i ;
2) each arm tells us |1, ;

3) We observer;; ~ D(uz;)



Grim Trigger Strategy

How can we incentivize the arms to “cooperate” with us?
From Iterated Social Dilemmas: “If you defect once, | will defect permanently.”

If reported avg reward i, ; > observed (true) reward ry ;,

eliminate arm i forever.

k o .
Butr,;isnoisy | —

Repeatedly:

1) each arm privately observes i ;
2) each arm tells us |1, ;

3) We observer;; ~ D(uz;)



Grim Trigger Strategy

How can we incentivize the arms to “cooperate” with us?
From Iterated Social Dilemmas: “If you defect once, | will defect permanently.”

If reported avg reward )., i, ; > optimistic estimate ), 1y ; + /N (i)

eliminate arm i forever.

Repeatedly:

1) each arm privately observes i ;
2) each arm tells us |1, ;

3) We observer;; ~ D(uz;)
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What does the Grim Trigger mean for the arms?

e Sgas

The observations ). 1 ; concentrate around the average Y iy ; | ‘\f %jt
FOOL ME ONCE___

This implies that with high probability:

00]
If 2o e — DMy i > 24/ (i), we eliminate arm 1.

reports — truth

The arms can misreport to us ... but not too often !
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Greedy Grim Trigger Mechanism (GGTM)

00)
Greedy Selection: Grim Trigger:
Play i, = arg max If Yo the; > Do 1y + /1. (D), eliminate arm i.

Theoretical Results:

1) Under GGTM, being truthful is a v/T-Nash Equilibrium.

i@
2) If the arms play any NE under GGTM, then R;(GGTM) S@ \ 3>
cost of manipulation
& uncertainty B

§E5> Q§HS

cost of mechanism design



Suppose the environment 8 is unknown ...

Things get complicated ...

We observe: gamed context x;; and reward 7, ; :== (07, x; ;) + ¢

We don‘t observe: true context x; ; and parameter 8"

The arms can manipulate our estimate of 8™ ...

Estimating 8" accurately becomes impossible?!

Another time ...



Short Recap

* Strategic Interactive Decision-Making —~
. . . . (W, £
* Reinforcement Learning + Mechanism Design f,}{‘ﬁ -
* Objective: Strategic Robustness + Incentive Alignment o FK ‘i

 Strategic Linear Contextual Bandits

* Strategic agents & manipulating contexts
e Grim Trigger Mechanism from Iterated Social Dilemmas

* Mechanism Design becomes approximate >

 There are many more problems like this left to study ...
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